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Looking at your Data

The normal distribution is a very useful way of summarising
and working with data sets. Many data sets, such as 1Q
(intelligence quotient), shoe size, length of travel time
between two locations, etc. can be approximated by a
distribution of the form shown opposite, that is, bell-
shaped and symmetric about the mean.

The Normal Distribution

mean

The following data gives the length from top to tail (in millimetres) of a large group of
frogs. This has been run through a computer package so you can see some useful facts
about the data.

Frog Data

83 69 97 53 89 95 105 80 76 117 74

91 100 77 110 68 118 87 97 78 100 95

73 103 9 72 71 99 121 81 104 68 89

87 9 87 72 79 102 98 97 88 87 86
103 79 104 105 91 82 102 75 95 90 62

65 97 86 97 111 98 92 74 88 84 80

95 96 92 95 100 90 91 95 75 70 84

80 98 96 94 101 85 113 96 103 98 95

84 84 97 95 108 94 79 81 92 85 87

90 85 82 81 97 79 90 90 94 98 73

91 91 107 102 89 85 98 84 91 2 86
113 86 93 77 100 9 90 97 109 102 84

85 87 97 92 107 102 104 94 93 75 96

91 117 91 87 118 96 89 88 111 120 92

76 94 104 80 77 94 84 78 73 92 8l

83 104 91 91 9 88 115 96 74 88 86

80 98 101 95 9 102 78 97 80 87 82

72 78 108 91 91 91 110 86 101 81 97

82 97

50 60 75 90 105 120
N MEAN MEDIAN TRMEAN STDEV MIN MAX Q1 Q3
Frogs 200 90.905 91.000 90.822 11.701 53.000 121.000 83.250 97.000
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6.1
Stem and leaf of frogs (including cumulative frequency in both directions)
Leaf Unit = 1.0 N = 200
1: 5 3
¢ 1| 5
cumulative 2| 612
frequency 6 | 6 | 5889
17 7 01222333444
33| 715556677788889999
57| 8 000000111 11222233444 4444
85| 81 5555566666677 777777888889999
(34)| 9100000001111 11111111122222233444444
81| 915555555556666666666677777777777788888889
. 1|10 000011122222233344444
cumulative
frequency 2° | 10| 55778809
£ 3 11001133
7 |11 57788
2 |12 01

In the computer analysis you will see that most of the frogs are close to the mean value,
with fewer at the extremes. This 'bell-shaped' pattern of distribution is typical of data
which follows a normal distribution. To obtain a perfectly shaped and symmetrical
distribution you would need to measure thousands of frogs.

You may notice that median =~ mean =~ mode, as might be expected for a symmetrical
distribution. From the analysis of data you also see that the mean is 90.9 mm and the
standard deviation is 11.7 mm. Now look at how much of the data is close to the mean,
i.e. within one standard deviation (SD or s.d.) of it. From the stem and leaf table you can
see that 74 frogs have a length within one standard deviation above the mean and 59
within a SD below the mean.

Altogether, 133 frogs are + or — one SD from the mean, which is 66.5% of the
population sample.

1Q test scores, and the results of many other standard tests, are designed to be normally
distributed with mean 100 and standard deviation 15.

In fact, the normal distribution is designed so that 68% of the population lie within
1 standard deviation of the mean, 95% within 2 standard deviations, and can be
summarised as:

Deviation from the mean | 0-1 SD 1-2SD 2-3SD over 3

Proportion of population |  34% 13 %% 2 %% negligible

Therefore statements such as the following can be made:

'68% of all people should achieve an IQ score between 85 and 115.'
'Only 2% of people should have an IQ score less than 70."

'Only 1 in a 1000 people have an 1Q greater than 145.'
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Exercise

1. A survey showed that the average height of 16-19 year olds was approximately
169 cm with SD 9 cm. Assuming the data follows a normal distribution, find:

(a)  the percentage of sixth formers taller than 187 cm;
(b)  the percentage of sixth formers smaller than 160 cm;
(¢) ina sixth form of 300, the number of students smaller than 151 cm.

(Note these are not truly normal, as the pattern for girls and boys is different.)

The P.D.F. of the Normal

If you could work in only whole numbers of SDs, the number of problems that could be
solved would be limited. To calculate the proportions or probabilities of lying within so
many SDs of the mean, you need to know what is called the probability density
function, p.d.f.

)

A distribution for a continuous populations is defined by
its p.d.f., denoted by f(x) and is such that

P(X<a) = I_awf(x)dx i
and f;f(x) 1 : \\

Although the normal distribution is symmetric, not all distributions are.

The famous German mathematician, Carl Friedrich Gauss 1)y
(1777-1855) developed the normal distribution, sometimes
called the Gaussian distribution.

It is given by the formula
1 12
z) = e’
@) = =
z is called the standard normal variate and represents

a normal distribution with mean 0 and SD 1. The graph
of the function is shown opposite.

1 2 3

Note that the function f(z) has no value for which :
it is zero, i.e. it is possible, though very unlikely, to P T N TR
have very large or very small values occurring. 0.0|:50000 0239 S079¢ $1197 S1595 5199
0.4]52922 54220 54776 55172 55567 5546
e . 0257926 Se217 SEV06 59095 59422 Sae7
In order to find the probabilities of all possible SDs T
from the mean you would have to integrate the 0.4|65542 65010 66276 66640 67002 672€
function between the values, that is, find the area 0.569146 £9497 69247 70194 70540 7081
under the graph between certain limits. This is a 0.6|.72575 72907 73237 22565 Poe9d 742

tedious task and to avoid this, tables of the function
. . 0272214 79102 79229 79672 79955

are commonly used and these are readily available

0921594 24259 22421 22224 227
on some calculators. 10[EFTRe 7S 24614 240
14|25 422 26650 268EF . o(10"
1.2]|.82493 22626 2¢F
1.3]|903220 30430 &
1.4|91924 92072

0.7|75204 7E44S 76424 FE720 77028 |
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We define
®(z) = P(Z < z2)

S VACLE

So ®(z) denotes the cumulative probability up to
the value of z.

For positive z, the function gives you the
probability of being less than z SDs above the
mean.

For example, ®(1.0) = 0.84313, therefore 84.13%
of the distribution is less than one SD above the
mean.

Tables usually give the area to the left of z and only
for values above zero. This is because symmetry
enables you to calculate all other values. 84.13%

Worked Example 1
What is the probability of being less than 1.5 SDs below the mean i.e. CD(— 1 .5)?
Solution
From tables,
®(+1.5) = 0.93319

and by symmetry,

®(-1.5) = 1-0.93319 = 0.06681

1.e. about 6.7%.

A random variable, Z, which has this p.d.f. is denoted by

7~ N(0,1)

showing that it is a normal distribution with mean 0 and standard deviation 1.

This is often referred to as the standardised normal distribution.

Worked Example 2
If Z ~ N(0,1), find

(@ P(Z>12) (b) P(-2.0<Z<2.0) () P(-12<Z<1.0)
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Solution

(@ P(Z>12)=1-d(1.2)
=1-0.88493 (from tables)

=0.11507

(b) P(-2.0<Z<2.0)

=P(Z<2.0)-P(Z<-2.0)
= ©(2.0)— P(Z >2.0)

=d(2.0)-(1-P(Z <2.0))

|
N
o
N

= 2((2.0)-1
=2x0.97725-1
= 0.9545

) P(-12<Z<1.0)

=P(Z<1.0)-P(Z<-1.2)
=P(Z<1.0)-P(Z>12)

= ®(1.0)— (1-(1.2))

=0.84134 —(1-0.88493)
=0.72627

You can also use the tables to find the value of @ when P(Z > a) is a given value and
Z ~ N(0,1). This is illustrated in the next worked example.

0.90
Worked Example 3 /
If Z~ N(0,1), find a such that

(a) P(Z<a)=0.90

0 a
b  P(Z>a)=025
Solution
0.25
(a) Here ®(a)=0.90, and from the tables /
a~1.28 |
0 a

(b) Here ®(a)=1-0.25=0.75 and from the tables
a=0.67
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Note

If you have not used the Normal distribution before, you will need to practise finding
probabilities such as those given in the Exercises below. It is always very helpful to draw
a sketch and indicate on it the area to be found. This will enable you to estimate the
probability and ensure that there is no misconception when you evaluate the probability
from the tables.

Exercise

1. If Z~N(0,1), find

(a) P(Z>0.82) (b) P(Z<0.82) (c) P(Z>-0.82)
(d) P(Z<-0.82) (e) P(-0.82<Z<0.82) 0 P(-1<z<1)
(2 P(-1<Z<1.5) (h)y PO0<z<25) (i) P(Z<-196)
() P(-1.96 < Z <1.96)

Transformation of Normal P.D.Fs

The method needed to transform any normal variable to the standardised variable is
illustrated in the example below.

Worked Example 1

Eggs laid by a particular hen are known to have lengths normally distributed, with mean
6 cm and standard deviation 1.4 cm. What is the probability of:

(a) finding an egg bigger than 8 cm in length;

(b) finding an egg smaller than 5 cm in length?

Solution

(a)  The number of SDs that 8 is above the mean is given by

x-p_ 8-6
2= Mo 220 a9 A

but  ®(1.43) = 0.92364 (from tables) ° 0 °

SO P(X>8)=1-10.92364 = 0.07646.

z = "— =-0.
b 56 0.7143
1.4

but  @(0.7143) = 0.7625 (from tables using interpolation),

so P(X<5) =1-0.7625 = 0.2375
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Note that in order to find the probability you need to establish whether you need the area
greater than a half or less than a half. Drawing a diagram will help.

When a variable X follows a normal distribution, with mean m and variance o?, this is
denoted by

X ~ N(u, 62)

So in the last example, X ~ N(6, 1.42).

To use normal tables, the transformation

is used. This ensures that Z has mean 0 and standard deviation 1, and the tables are then
valid.

The tallest person in recorded history for whom there is irrefutable evidence of height is
Robert Wadlow (1918 - 1940), an American who was born and raised in Illinois. He
reached the height of 2.72 m (8 ft 11.1 in)

Using the UK data on heights in the Exercise in section 6.1, the z value for Robert
Wadlow's height is

272 - 167.3
zZ = T ~ 115

So his height is 11.5 SDs above the mean. The most accurate tables show that 6 SDs is

only exceeded with a probability of 107", so it is extremely unlikely that a taller person
will ever appear in our lifetime!

Worked Example 2
If X~ N(4,9), find
(a) P(X>6) (b) P(X>1)

Solution

Now z=X—H_X-4
o2 3

(a) Hence

P(X>6)=1-P(X<6)

11—/
=1 q)\s}

=1-0(0.67)

NG R
»

=1-0.74857

=0.25143
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(b) PX>1)=P(X<7) (by symmetry) |
|
7-4) '
= Q{_ |
\ 3 ) :
|
= (1) 1 4
=0.84134
Exercises
1. If X~ N(200,625), find
(a)  P(X>250) (b) P(175< X <225) (c) P(X<275)
2. If X~ N(6,4), find
(a) P(X>38) (b) P4<X<38) () P(5<X<9)
3. If X~(-10,36), find
(a) P(X<0) (b) P(-12<Xx<-8) (c) P(-15<X<0)
4. Components in a personal stereo are normally distributed with a mean life of 2400
hours with SD 300 hours. It is estimated that the average user listens for about
1000 hours in one year. What is the probability that a component lasts for more
than three years.
5. The maximum flow of a river in Africa during the 'rainy season' was recorded over
a number of years and found to be distributed
N(6300, 1900%) m’s™
For the banks to burst a flow of 8700 m®s™" is required. What is the probability of
this happening in a particular year?
6. 1Qs are designed to be N (100, 225). To join Mensa an 1Q of 138 is required.
What percentage of the population are eligible to join?
A psychologist claims that any child with an IQ of 150 + is 'gifted'. How many
'gifted' children would you expect to find in a school of 1800 pupils?
7. Rainfall in a particular area has been found to be N (850, 100? ) mm over the
years. What is the probability of rainfall exceeding 1000 mm?
8. In a verbal reasoning test on different ethnic groups, one group was found to have

scores distributed N (98.42, 15.31% ) Those with a score less than 80 were deemed

to be in need of help. What percentage of the overall group were in need of help?
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More Complicated Examples

The following examples illustrate some of the many uses and applications of the normal
distribution.

Worked Example 1

A machine produces bolts which are N (4, 0.09), where measurements are in mm. Bolts

are measured accurately and any which are smaller than 3.5 mm or bigger than 4.4 mm
are rejected. Out of a batch of 500 bolts how many would be acceptable?

Solution

(4.4 - 4)

P(X<44) = cp[ e

} ~ @ (1.33) = 0.90824

5-4
P(X<35) = qn[%} ~ O(-1.67) = 0.04746
Hence P(3.5<X<4.4) ~ 0.90824 — 0.04746
= 0.86078

The number of acceptable items is therefore
0.86078 x 500 = 430.39 =~ 430 (to nearest whole number).)
Worked Example 2

1Q tests are measured on a scale which is N (100, 225). A woman wants to form an

'Eggheads Society' which only admits people with the top 1% of IQ scores. What would
she have to set as the cut-off point in the test to allow this to happen?

Solution

From tables you need to find z such that ®(z) = 0.99.

This is most easily carried out using a 'percentage points of the normal distribution' table,
which gives the values directly.

Now ®7'(0.99) = 2.3263

which is an alternative way of saying that
®(2.3263) = 0.99

(Check this using the usual tables.)

This means that

x —100

——— = 2.3263
V225
Hence x = 100 + 2.3263 x 15

134.8945 ~ 134.9
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Worked Example 3

A manufacturer does not know the mean and SD of the diameters of ball bearings he is
producing. However, a sieving system rejects all bearings larger than 2.4 cm and those
under 1.8 cm in diameter. Out of 1000 ball bearings 8% are rejected as too small and
5.5% as too big. What is the mean and standard deviation of the ball bearings produced?

Solution

Assume a normal distribution of
O'(1-0.08) = 1.4
so 1.8 is 1.4 standard deviations below mean.
Also O (1-0.055) = 1.6
so 2.4 is 1.6 standard deviations above the mean.

This can be written as two simultaneous equations and solved:

u+loéo =24
u—1l4o =1.8
Subtracting,
3.00 = 0.6

= o =02

Using the first equation,

p+(1.6x02) =24
= pu=24-(16x02)
= u=208

So diameters are distributed N (2.08, 0.22).

Exercises

1. Bags of sugar are sold as 1 kg. To ensure bags are not sold underweight the
machine is set to put a mean weight of 1004 g in each bag. The manufacturer
claims that the process works to a standard deviation of 2.4. What proportion of
bags are underweight?

2. Parts for a machine are acceptable within the 'tolerance' limits of 20.5 to 20.6 mm.
From previous tests it is known that the machine produces parts to

N(20.56, (0.02)°).
Out of a batch of 1000 parts how many would be expected to be rejected?

3. Buoyancy aids in watersports are tested by adding increasing weights until they
sink. A club has two sets of buoyancy aids. One set is two years old, and should

support weights according to N (6.0, 0.64) kg; the other set is five years old and
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should support weights of N (4.5, 1.0) kg. All the aids are tested and any which
are unable to support at least 5 kg are thrown out.

(a)  Ifthere are 24 two-year-old aids, how many are still usable?

(b)  Ifthere are 32 five-year-old aids how many are still usable?

Sacks of potatoes are packed by an automatic loader with mean weight 114 1b. In a
test it was found that 10% of bags were over 116 Ib. Use this to find the SD of the
process. If the machine is now adjusted to a mean weight of 113 Ib, what % are
now over 116 1b if the SD remains unaltered?

In a soap making process it was found that 6%% of bars produced weighed less
than 90.50 g and 4% weighed more than 100.25 g.

(a)  Find the mean and the SD of the process.
(b)  What % of the bars would you expect to weigh less than 88 g?

A light bulb manufacturer finds that 5% of his bulbs last more than 500 hours. An
improvement in the process meant that the mean lifetime was increased by 50
hours . In a new test, 20% of bulbs now lasted longer than 500 hours.

Find the mean and standard deviation of the original process.

The masses of plums from a certain orchard have mean 24g and standard deviation
5g. The plums are graded small, medium or large. All plums over 28g in mass are
regarded as large and the rest equally divided between small and medium.

Assuming a normal distribution find:
(a)  the proportion of plums graded large;

(b)  the upper limit of the masses of the plums in the small grade.

The weights of pieces of home made fudge are normally distributed with mean
34 g and standard deviation 5 g.

(a)  What is the probability that a piece selected at random weighs more
than 40g?

(b)  For some purposes it is necessary to grade the pieces as small, medium or
large. It is decided to grade all pieces weighing over 40 g as large and to
grade the heavier half of the remainder as medium. The rest will be graded
as small. What is the upper limit of the small grade?

Yuk Ping belongs to an athletics club. In javelin throwing competitions her throws
are normally distributed with mean 41.0 m and standard deviation 2.0 m.

(a)  What is the probability of her throwing between 40 m and 46 m?

(b)  What distance will be exceeded by 60% of her throws?

Gwen belongs to the same club. In competitions 85% of her javelin throws exceed
35 m and 70% exceed 37.5 m. Her throws are normally distributed.

(¢)  Find the mean and standard deviation of Gwen's throws, each correct to two
significant figures.

(d)  The club has to choose one of these two athletes to enter a major
competition. In order to qualify for the final round it is necessary to achieve
a throw of at least 48 m in the preliminary rounds. Which athlete should be
chosen and why?
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The table gives the probability, g, that a normally distributed random
variable £ with mean = 0 and variance = 1, s less than or equal to 7,

NORMAL DISTRIBUTION FUNCTION

0 =
: 1000 001 002 003 004 005 006 007 008 000 | :
0.0 056008 080%E  OSOME  SoSNET 0SSR DS 0SNG DATTEO COSNEE 0SS 0.0
0.1 O5MET 05431 GSAPTE CSSITT 0SASAT  DSAPEE OSOMSA  DNOT4E SATHF  Q47EAS 0.1
0.2 OSTEM 08NT  CBAPe QUG0S GuSEAl 0 SaETY OEI3ET L8847 ORI 0814 0.2
0.3 QENTRY  DEQITY CAIRET CMIEM 0R1NT DAEMEY Dbl fdadi GELalE 08T 0.3
0.4 0 B4 DeSen O8EITR  CoMD  0ATO0) DAT OETT DREDEY  GABENE 08N 0.4
0.5 OEM4E DEHET CEEMT OIS QTGS 0 TOoRE OTiEM DrishE o7 [ 0.5
0.6 OTIET Q7T SV GTMEE 0TiEN iR Fal] OFaSET  GMdBEY  GTWTE 0T34 0.6
0.7 OTHEM D715 Vel GTETM OTTOAE  OTTIAT OFTEET LTS GPEMS O Tasds .7
0.8 OTERIE  D7RWA GV GTRETY OTeRSE DBOIM [R5 QBOTES  GA10EY il LErdd 0.8
0.9 O DNaE QRN QAarmi OEME  DERSS  DEINWT  GERYEE 0 dANaE 0 AME 0.9
1.0 B3 DBTE  CUHMAN DEMBAE DRI DREME  DBSSN QASTEE QBB 0 BEFIE 1.0
1.1 DR  OESSSH $OSESM4 OAPOTE OATISS  OETSED  OETOS  CATROD  OBEIDD 0 BASEE 1.1
1.2 DEE OEMdEE GEERIT OSE0AE OEdSr OEBs3E JSmNT GAETEE OBRETI  0R0A4T 1.2
1.3 DEEED  OS0SE0 OSSR OS0EMd 0Dl OeE 0308 CMBE  OBMWTY DR 1.3
14 DR GRMFE  0EEd 00 OESOT ORedT  OSGTES  ORIRIT  08MSE ORI 1.4
1.5 OEE30  GldesE 090ST4 00 OESETE  OEHI  OEMT  ORBMITR OB4FRS O Ga0R 1.5
16 | oBeim  omad 0TI 0SBSOS OFS0SD  0GIS4 OBSTM 0SS oesas | 18
1.7 ORG543 SPSSIT  OETEE O0dEd  OESROT OBSNed OSEDS0 0S84 O ORST 1.7
1.8 DEDT  QoFhall O@lSET 0 O RBERE  OBET2 QbeREL GbealE daednd oBElE peioer 18
1.8 DRTIIR ST ORTET QETIES DETMN  QUETadd SETRD QePRSE  OWMaS DeTEM 1.8
Z.0 OIS o9TTTE 08T 0 BT O8FEd CFTads  Cabil) 0 S8OT? OBfidd Qs 20
24 T4 CREET QNG 0B O8RME  CRBaly  Copldaq e OGEEAT  OimEYe 1
2.2 OME ORMME  DBMTE 0TI DEETIS  OETTE COEB0R OOSRAI  DBSETD  ODase 292
2.3 QAN OREGHM D8RR 06aCd] DRl CopEEd R A R R E L] 23
2.4 TRRLMD GeRET 0 BEeTM OEaRS  DERdeS  CORRME ORGS0 0Eds OBy O 2.4
25 O O ORI OEHM Deldl Ol EETY 0 el Oieesie  Goieian 25
26 SN OgESaT 05980 0BTy DeRIls OFEE  CoRndy O elgh Ol Ol 26
27 OFESES  dgdesd  0SBETA  DEEE OEEG  O9ETOT 0NN OEITI0  OEGTIR OEETM 27T
28 QFeTAl  0OETSY  0ETE] ORGTET O8I G GUEreE 00T GoRGeD =2 v 28
29 SRENE  OGbErE D0SEM OEAI OGRS OOBNY OORBME D0GESD  OPRALD OURERMd 29
3.0 | ceds  ogbesE  0GBEN  DEETE OWEET  OSWEM  O9EEDR  DWMED  DEeE a0 | 30
31 SIS 009008 ORI0 ORI O OgRRll 0 B9EdT O DS GO 34
iz =L b 0GPy 0 08 DRI O340 DSR4l 0898 OEFHA DA O 32
33 SEIRST 0 GEes) OB  DEARST SRR GOHMEE OiRdEn OERED  OEREd 0o 3.3
34 bR DoRM DS  DERT0 SEEh ST OEETY  OEATe SR oaeare 3.4
35 CHeRrT  OEETd  ORETR DEETE CReaaD 0oEeaN D LI R T o B s 3.5
38 0 e Negel] O3l ORPMA  G9Pal (90T OEFeaT OGGadd  GREEE 0o 36
3T OaeREs  0EEeRl DEaRes0 DEREE CoFeR 0 Grae i Ol DieeEe  CobeRd 0o 3.7
38 09 DEERR]  DRREd DoEEeEl GFe 0 OEee 00y DS GRS OSeRE 3.8
i‘ Qe 060 OSSO D R 0EEE Qs OREHNE OHENT  09eRT 3!
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